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The problem of linear flutter analysis in the presence of structural uncertainty is addressed. Whereas the
propagation of uncertain structural parameters in finite element models has been carried out by a num-
ber of different methods, there appears to be less published work on the influence of random structural
parameters on flutter speed. In this paper, we first evaluate the sensitivity of aeroelastic damping to a
number of uncertain structural, geometrical and structural-damping parameters. The most significant
parameters are identified and then randomised. Secondly, interval, fuzzy and probabilistic methods are
used to propagate the structural uncertainty through the aeroelastic analysis resulting in regions of flut-
ter-boundary uncertainty characterised by intervals, fuzzy membership functions and probability density
functions. Interval analysis requires two optimisation procedures in order to find the bounds of the aero-
elastic responses. The Response Surface Method (RSM) permits efficient optimisation and is used for the
estimation of the gradient and Hessian. The resulting intervals are checked using Monte-Carlo Simulation
(MCS). Probabilistic analysis is carried out using both first- and second-order perturbation, using the gra-
dient and the Hessian determined by RSM. The first-order perturbation method is generally found to pro-
duce results in good agreement with the MCS, although there are differences at the tails of the
distributions, especially for the unstable modes close to the flutter speed. The second-order perturbation
method provides an improved prediction of the nonlinear behaviour at the tails. The flutter membership
function predicted by the fuzzy method generally includes the nonlinear behaviour at the tails of the MCS
distribution. Variability in structural mass and stiffness parameters is shown to have a significant effect
upon the flutter intervals. Structural damping results in a small but significant increase in the flutter
speed, but structural-damping variability does not translate into significant intervals of flutter-boundary
uncertainty. Studies are carried out on the Goland wing, with and without structural damping, and on a
generic fighter model.
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1. Introduction

The accurate estimation of flutter boundaries is an important
problem in aircraft certification. When the structural model in-
cludes parameter uncertainties, represented by intervals, fuzzy
membership functions or probability density functions, then this
uncertainty may be propagated through the aeroelastic model
resulting in uncertain flutter boundaries, described correspond-
ingly in terms of intervals, fuzzy memberships and probability
densities. The review paper by Pettit [1] and references therein
show the considerable attention that has already been paid to this
subject. This paper is specifically concerned with aeroelastic anal-
ysis in the presence of structural uncertainty, and the evaluation of
various propagation methods.

There are generally two classes of uncertainty, epistemic and
aleatoric (irreducible) uncertainty [2]. The main cause of epistemic
uncertainty is lack of knowledge, reducible by further information.
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Lack of confidence arising from either the choice of computational
aeroelastic method or the fidelity of modelling assumptions is a
form of epistemic uncertainty. Variability in structural parameters
arising from the accumulation of manufacturing tolerances or
environmental erosion is aleatoric. Structural variability must be
characterised and the first step in achieving this is to discover
which of the uncertain structural parameters have a significant af-
fect on the aeroelastic analysis. The distribution or range of these
parameters must be estimated. This variability may then be prop-
agated through the model to determine a distribution or range of
flutter speeds. In a small number of research papers [1] flutter-
speed estimates are determined in the presence of parameter
uncertainty. Poirion [3] used a first-order perturbation method to
calculate the probability of flutter for given uncertainty in struc-
tural properties. The estimated flutter probability density function
obtained by the perturbation method was found not to be in good
agreement with MCS results. Kurdi et al. [4] used MCS to propagate
the variation in dimensional properties of the structural parame-
ters of the Goland wing in order to quantify the flutter-speed prob-
ability density function. Results showed the flutter speed to be
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Table 1

Nominal values of thicknesses and areas for the Goland wing finite element model.
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Parameter

Thickness ft (m)

Parameter

Area ft? (m?)

Upper and lower wing skins
Leading and trailing edge spars

0.0155 (0.0047)

0.0006 (0.00018)

Leading and trailing edge spar caps
Centre spar cap

0.0416 (0.003865)
0.1496 (0.013898)

Centre spar 0.0889 (0.0271) Rib caps 0.0422 (0.003921)
Ribs 0.0347 (0.01058) Posts 0.0008 (0.000074)
Table 2

Flutter speed bounds from different methods.

Mach  Lower bound of flutter speed ft/s (x0.3 048 m/s) Mean flutter Speed ft/s (x0.3048 m/s) Upper bound of flutter speed ft/s (x0.3048 m/s)

MCS Pb1st Pb2ndn Pb2ndp Fuzzy MCS Pb1st Pb2ndn Pb2ndp Fuzzy MCS Pb1st Pb2ndn Pb2ndp  Fuzzy
0.7 387.0 3935 3928 390.9 3740 4171 4171 4165 4165 417.1 4434 4408 4402 440.6 463.0
0.8 3655 3660 3663 366.5 3493 3887 3874 3878 387.8 387.4 4152 4089 4092 4119 430.9
0.825 3578 357.7  356.6 354.1 3401 3792 3790 3780 378.0 379.0 4016 4002 3993 400.2 4198
0.85 3463 347.1 3474 346.2 3311 3682 3669 367.2 367.2 3669 3907 3867  387.0 388.0 407.4
0.88 3347 3335 3337 332.3 3193 3538 3527 353.0 353.0 3527 3750 3720 3723 373.4 390.6
090 3213 3260 3254 323.9 3121 3436 3434 3429 342.9 3434 3635 3609 3603 360.7 378.6
092 3182 3179 3175 316.2 306.1 3351 3346 3343 3343 3346 3554 3514  351.1 351.6 366.9
094 3148 3144 3144 314.2 3041 3301 3291 3291 329.1 329.1 3462 3438 3439 345.6 358.0
095 3155 3148 31438 314.2 3060 3297 3287 3287 328.7 3287 3448 3426 3427 343.8 355.5
096 3162 3160 3159 315.9 307.7 3305 3296 3296 329.6 3296 3446 3431 3432 343.6 354.9
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Fig. 1. Flutter speeds bounds and real parts of the flutter mode bounds.

highly sensitive to small changes in the structure. Attar and Dowell
[5] used a response surface method to identify the effect of uncer-
tainty on the response of a nonlinear aeroelastic system. Results
were found to be in good agreement with those obtained by
MCS. Wang et al. [6] considered the problem of flutter analysis in
the presence of structural uncertainty using a CFD-based aerody-
namic reduced-order model. They evaluated probability density
functions for the flutter speeds of the Goland wing by randomizing
the stiffness matrix. More recently, Verhoosel et al. [7] used sto-
chastic finite element models to perform uncertainty and reliabil-
ity analysis on fluid-structure stability boundaries. They found the
sensitivity-based methods capable of characterising the statistical
moments of the aeroelastic response.

In this paper a sensitivity study is carried out to select those
uncertain structural parameters that influence the aeroelastic re-
sponse considerably. Then three different approaches are consid-
ered for the characterisation of flutter-speed uncertainty. In the
first approach, an interval flutter analysis is used. This method is
said to be ‘possibilistic’ since no assumption is made about the
probability distribution of either the structural parameters or the

estimation by finite differences. The third procedure is a probabi-
listic perturbation approach that makes use of the theory of qua-
dratic forms [11,12]. Each solution of the flutter equation is
perturbed about the mean values of the uncertain parameters
through a truncated Taylor series expansion. Then the statistical
moments of the aeroelastic responses are calculated. The proce-
dure requires the calculation of the gradient and Hessian, which
is estimated using RSM. When the perturbation is limited to the
first-order terms of the Taylor series there is no need to calculate
the Hessian matrix.

In the present article the three propagation methods are applied
to the Goland wing [4] and to a model of a fighter aircraft. It is
found in these examples that variability in structural damping
has less effect on flutter speed intervals than does variability in
structural mass and stiffness. Results achieved by first-order per-
turbation are found to be in good agreement with those obtained
from MCS for the eigenvalues of those modes that do not contrib-
ute to the flutter. However there are differences at the tails of the
distributions for the flutter modes, close to the flutter speed. The
nonlinearity at the tails of the probability density functions can
be estimated by both second-order perturbation and fuzzy meth-
ods. The study in reference [4] used MCS for propagation of struc-
tural uncertainty. This method is computationally expensive and
may not be feasible for aeroelastic analysis using CFD. In this paper
it is shown that the combination of interval analysis and RSM can
be considered as a reliable and efficient tool for propagation of
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Fig. 2. o-Level strategy, with 4 a-levels, for a function of two triangular fuzzy parameters [9].

structural uncertainty to aeroelastic analysis. The forward propa-
gation methods described here may be used for non-linear aero-
elasticity when CFD is used for the aerodynamics, to be reported
in a subsequent paper.

2. Flutter and sensitivity analysis using the response surface
method (RSM)

Flutter analysis was carried out using the aerodynamic module
of MSC-NASTRAN, exploiting the double-lattice subsonic lifting
surface theory (DLM), described by Albano and Rodden [13]. The
standard linear aeroelastic equation for modal flutter analysis by
g the PK-method, available in the aeroelastic module of MSC-NAS-
bx TRAN [14], may be expressed as follows,

{Miz—s— (—}lpEVB/k—&-C)X—&— (—%pVZE—l—K)}(u) =0 1)

Fig. 3. Finite element model of Goland wing.
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Fig. 4. Aeroelastic damping sensitivity at different velocities (mode 1) - *only the greatest sensitivity among 33 posts is shown.
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Fig. 5. Interval and MCS results for (a) damping and (b) circular frequency for
modes 1 and 2.

where M, B, E, C and K are respectively the modal mass, modal aero-
dynamic damping, modal aerodynamic stiffness, modal structural
damping and modal structural stiffness matrices. B and E are func-
tions of the Mach number and reduced velocity. A complete list of
symbols is given in Appendix A. Eq. (1) may be cast in state-space
form as,

A(w) - /1)(u) = 0 )
where,

0 I
A= [—M] [-1pVZE+ K| -M'[-LpeVB/k+ C] (3)

Eq. (2) describes a nonlinear eigenvalue problem. The reduced fre-
quency k is a function of circular frequency, k = cw/2V. The eigen-
value 1 may be expressed as 4= w(y+i) where w is circular
frequency and v is transient decay rate coefficient, or damping.
The purpose of this paper is to investigate the flutter analysis of
the stochastic system, when M, C and K in Eq. (1) are random matri-
ces. The solution of the complex stochastic eigenvalue problem [15]
usually relies upon the availability of the gradient (or sensitivity)
and the Hessian. Sensitivity analysis may be used to select those
uncertain structural parameters that are most significant. The

Interval flutter speed
440 : : . ; :
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420
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380

360+

Flutter speed (ft/s)

340+ N

320 s

300 - - -
0.65 0.7 0.75 08 0.85 09 0.85 1

Mach number

Fig. 6. Interval and MCS results showing flutter speeds versus Mach values.

flutter sensitivity, the rate of change of damping y with respect to
changes in the structural parameters 6;, may be computed by using
MSC-NASTRAN. Eq. (1) is then differentiated with respect to param-
eters and the quantity dy/00; determined. The solution is semi-ana-
lytical with derivatives approximated using forward differences
[14]. The rate of change of the circular frequency w and flutter
speed with respect to changes in the structural parameters 6; and
the second-order sensitivities, not available in MSC-NASTRAN,
may be calculated using forward finite differences or alternatively,
and usually more accurately, by RSM as will now be described.

Since this paper is concerned with the problem of flutter analy-
sis under the influence of structural variability, the RSM [10] may
be used to approximate the aeroelastic responses such as eigen-
values or flutter speeds versus uncertain structural parameters
within the region of their variation. In general, the aeroelastic re-
sponse variable y(eigenvalues or flutter speeds) may be defined
as the summation of functions of uncertain structural parameters
with regression coefficients f; as,

Y0) = S BF0) + ¢ 4)
i=0

where @ € ®™*! is the vector of uncertain structural parameters. The
method of least squares may be used to estimate the regression
coefficients in Eq. (4). For small uncertainties in structural parame-
ters some low-order polynomial form may be chosen for the func-
tions in Eq. (4). For example, the quadratic response surface may
be used for the aeroelastic model with m paramers as:

YO) =B+ > B+ D Bl +> D Bt + &
i=1 i=1

i<j j=2
—B+b'0+0"BO+¢ (5)
where,
b=(8 B Bl
Pu .
B o ﬁ22 ﬁsz
0<0<80
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where e and e represent the lower and upper bounds of e. The PIE";
quadratic model includes (m+ 1)(m + 2)/2 regression coefficients. _
Therefore the number of samples n, taken from the space of struc- b Mach=0.7, V=400 ft's (121.9 m/s)
tural parameters, should be greater than (m+1)(m+2)/2 for an ‘
over-determined least-squares solution. The aeroelastic response 1r 1
data may be obtained by solving the deterministic flutter equation
for samples selected from the space of uncertain structural param-
eters. Therefore Eq. (5) can be rearranged to provide a system of 2= 08r 1
overdetermined linear equations as, s
=}
y= @ﬁ + & (6) é 06 |
where, £
=
2 2 2 5}
1 011 012 ... O 011 012 . 01m 011 x 012 ... Ol(m—l) X O1m g 041 1
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and n represents the number of samples. Minimising the vector of

residuals & with respect to coefficients p leads to:

p-(©'0) "0’y

Aeroclastic damping y,

Fig. 9. Aeroelastic damping at velocity 400 ft/s (121.9 m/s): (a) pdfs obtained by 1st

)

and 2nd order perturbation and MCS (b) membership function obtained by RSM
and FD optimisation.
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The sensitivity vector, g(o):{%j}, and the Hessian matrix,

G(0) = [d(‘zz—dyok] may now be estimated by differentiating Eq. (5) with
respect to structural parameters,

g(0) =b+2B0 8)
G(6) = 2B 9)

Different types of sampling methods may be used to generate the
data for the RSM approximation; Design of Experiments (DOE), Latin
Hypercube (LH) sampling and Monte-Carlo Simulation (MCS) are
some well-known methods. DOE is often used for practical problem
in which the true function values are obtained from physical exper-
iments. However this method may also be used for numerical sim-
ulation. A hybrid sampling method consists of DOE and LHS may be
used for higher order model. Central Composite Design (CCD) [10],
the most popular class of second-order designs, is used in this pa-
per. It should be noted that although the design often includes a
set of centre points, only one centre point should be used in numer-
ical simulation. It also involves the use of a two-level factorial de-
sign (or fractional factorial design) combined with 2m axial
points. Therefore CCD design generates 2™ +2m +1 samples and
consequently 2™ + 2m + 1 flutter deterministic analyses are needed.

a Mach=0.7
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Fig. 10. Flutter speed: (a) pdfs obtained by 1st and 2nd order perturbation and MCS
(b) membership function obtained by RSM and FD optimisation.

It can be readily seen that as the number of parameters m in a 2™
factorial design increases, the number of numerical runs rapidly in-
creases. This increases the computational time considerably espe-
cially for industrial sized problems. Fractional factorial design
may be used in this case to reduce the number of samples. Any frac-
tional factorial design of resolution m includes complete factorial
designs in any subset of m — 1 parameters. This concept can be used
to reduce the number of runs from 2™ to 2™, This is called half-
fraction design which is used in this paper. Suppose a system with
seven parameters in which full factorial designs requires 128 anal-
yses. The number of samples can be reduced to 64 using half-frac-
tion design. More details about the fraction analysis can be found in
[10].

Model adequacy checking is a crucial step in RSA. The residuals
from the least-square fit can be used to judge the model
adequacy. If the residuals show that the fitted model cannot
represent the true function values, then a higher order model or
different type of functions may be needed. Another option might
be to divide the space of uncertain parameters into regions and
consider a quadratic model for each region. It should be noted
that the higher order model includes a greater number of regres-
sion coefficients and therefore leads to increased computational
time.

a Mach=0.7. V=300 ft/s (91.44 m/s)
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0.02 -
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[=}
LS}
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0.4 1 . . .
-0.2 -0.15 -0.1 -0.05 0 0.05 01 0.15 0.2

(e)t-uwau((z)l) (Hz)

Fig. 11. Scatter of the aeroelastic eigenvalues at 300 ft/s (91.44 m/s). (a) Damping,
and (b) circular frequency.
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3. Propagation methods

Uncertainty in numerical models can be represented by inter-
vals, fuzzy sets or probability concepts. Probabilistic models have
been the most popular for numerical uncertainty modelling so
far. However due to lack of knowledge about the probability distri-
bution of the parameters in the model, there is a growing aware-
ness of intervals and fuzzy methods as will be described in what
follows. Sections 3.1 and 3.2 describe the interval flutter analysis
and the application of fuzzy logic methods to flutter problems.
The probabilistic method, based on perturbation theory, and
Monte-Carlo simulation are described in Sections 3.3 and 3.4.

3.1. Interval flutter analysis

The parameter vertex solution [16] is the simplest and most
efficient method for interval analysis, but its application is only va-
lid for a restricted class of eigenvalue problems. In particular the
eigenvalue problem must be symmetric and linear. As stated be-
fore, the eigenvalue problem in Eq. (2) is nonlinear. In addition
the matrix A is asymmetric. Therefore it is necessary to apply
global optimisation procedures in search of the maximum and

a Mach=0.7, V=400 fVs (121.92 m/s)
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-0.2 -0.15 -0.1 -0.05 0 0.05 0.1 0.15 0.2
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Fig. 12. Scatter of the aeroelastic eigenvalues at 400 ft/s (121.92 m/s). (a) Damping,
and (b) circular frequency.

minimum damping, circular frequency or flutter speed. The opti-
misation problem may be expressed by the following statement.
Determine,

[y, y] = [min(y), max(y)] (10)
subject to,

A0, ) — il (u)=0; 0<0<0 (11)

where e and e represent the lower and upper bounds of e respec-
tively, y is an aeroelastic response such as damping, circular fre-
quency or flutter speed and 0 € ®™ ' is the vector of uncertain
system parameters. Different optimisation methods may be used
in Eq. (10). The method of Feasible Directions (FD) based on New-
ton’s approach [17] is used for global optimisation in this paper.
However it is important to choose an efficient optimisation method.
The response surface method can also be used for reducing the
computational time of optimisation. As mentioned earlier, a qua-
dratic function is used to approximate the aeroelastic response in
this paper. Therefore a quadratic optimisation method may be used
to evaluate the upper bound and lower bound of aeroelastic re-
sponses in Eq. (10). The reflective Newton method [18] for minimi-
sation/maximization of a quadratic function subject to bounds on

Mach=0.7
a 0.6

— Without structural damping

0.4+

----- With structural damping

Damping

300 350 400 450 500 550 600
Veloceity (ft/s)
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3.6 : T T

—— Without structural damping

----- With structural damping

Mode 27

28

Frequency (Hz)

26

24+

32 /

2 1 L 1 1 1
300 350 400 450 500 550 600
Velocity (ft/s)

Fig. 13. (a) Damping ratios, and (b) frequencies for modes 1 and 2 with and without
damping.
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Table 3
Updated wing-model properties.
Root Pylon Tip

E (GPa) 157.3 96.7 95.6
G(GPa) 62.92 38.68 38.24
p (kg/m3) 5680 3780 3780
v 0.25 0.25 0.25
t (m) 0.075 0.03 0.03

variables is used here. The method is available in the optimisation
toolbox of MATLAB 2008. Fig. 1 shows a typical graph which shows
the interval results for eigenvalue real part of unstable mode and
flutter speed. The procedure for interval flutter analysis may be de-
scribed according to the following steps,

(1) Select uncertain structural parameters from sensitivity anal-
ysis and define their intervals.

(2) Generate samples from the space of structural parameters
using DOE.

(3) Evaluate the aeroelastic responses at these samples.

(4) Fit a second-order model using the least-square technique.

(5) Find the upper and lower aeroelastic responses using qua-
dratic programming optimisation.

3.2. Fuzzy method

The fuzzy finite element method involves the application of a
numerical procedure at a number of o-levels as illustrated in
Fig. 2 (reproduced from Moens and Vandepitte [9]). In our particu-
lar application the fuzzy-output membership function is the aero-
elastic responses such as flutter speed. Fig. 2 shows specifically the
procedure for a function of two triangular fuzzy variables with four
a-levels. The method is described in detail in [9]. The response sur-
face method can be used for construction of fuzzy membership
functions of the output data. In the numerical example in this pa-
per, it is observed that an adequate RSM approximation can be ob-
tained by using a CCD at the mid-level of the fuzzy diagram of

Table 4
Symmetric mode frequencies (Hz).
Mode 1  Mode 2 Mode Mode 4 Mode 5
3
Updated FE 3.74 5.91 8.12 11.00 11.51
model (hy) (o +0) (y) (ha + o) (0ur)
GVT [29-31] 4.07 535 8.12 12.25
(h1) (o +0) () (h2)

¥
h;: ith bending, a: pitch, 0: torsion, y: yaw, 0,7 tip torsion + pitch.

input parameters. If the samples from axial points of this design
are chosen to coincide with the bounds of the lowest a-level of
the fuzzy diagram of input parameters then only one response sur-
face at the mid-level is estimated and this model will be used for
interval analysis at all the a-levels considered. The computational
time for propagation using fuzzy methods is then reduced consid-
erably. Application of RSM for calculating the fuzzy envelope FRFs
of models with uncertain properties was investigated by Munck
et al. [19].

3.3. Perturbation procedure using the theory of quadratic forms
The uncertain flutter equation may be written as,
{M(())AZ(()) + <—£llpEVB/k(0) +c> 7(0) + <f%pV2E+K(0)>} (u(0))=0

(12)

where 6 € ®™ is the vector of uncertain structural parameter.
The aeroelastic response can be expanded about the mean value
of the uncertain parameters as,

R m ay . m m 82y .
=0+ 20 (0 -0+ 0; — 0;
yl yl( ) ; 801 gj:[)j( 1 1) ; ;69]80]( Uj:(?j ])
O =0
X (O — 0x) + ... (13)

where y denotes the aeroelastic response and the partial derivatives
are evaluated at the mean values of the structural parameters using
Egs. (8) and (9). According to quadratic theory [11,12] the cumu-
lants of y may be expressed as,

m! =y(0) + %trace(Gy(f))cov((}, 0)) (14)

mf = g, (0)" covi0,0)G, (0)]2cov(d, g, ()

mu _21)’ trace([G,(0)cov(d, )]'),

where g(0) and G(0) are the gradient vector and Hessian matrix
respectively evaluated by RSM at the mean values of structural
parameters 0. If only the first-order terms are retained
then m{" =y = y(0), m® = var(y) = g,(0)"cov(0,0)g,(6) and m\"” =
0 r > 3. Therefore the pdfs of damping and of the flutter speed,
may be assumed to be normal distributions,

yom "”513) (16)

1
\/2em® P ( 2mm?

The pdf of the circular frequency, which is strictly positive, may be
assumed to be a truncated Gaussian distribution,

r>2 (15)

py) =
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- m%) (17)

1
pYy) = exp (— ’
om"/\/m?)\/2mm? 2mm;?

where @ is the cumulative Gaussian distribution function. If the
Hessian matrix is retained then the first four moments of the aero-
elastic responses can be determined using Eqs. (14) and (15). It
should be noted that the third and fourth moments are more inac-
curate than the first and second moments because of the second-or-
der perturbation used to represent the aeroelastic response. In this
case if only the first two moments are considered Eqgs. (16) and (17)
may be used to estimate the pdf of the aeroelastic response. How-
ever if the second-order model is a quite accurate description of
the aeroelastic response in the region of structural parameter vari-
ation, then the accuracy of higher order moments will be increased.
In this case the probability density function may be evaluated using
Pearson’s theory [20,21]. The pdf is then expressed as a function of
the mean and three central moments from 2nd order to 4th order
[20,21] as,
a+y

dp(y) ) (
dy byt by byl = PU)=exp

a+y
bo + b1y + byy? dy)
(18)

The four coefficients, a, b, by and b, may be determined as ex-
plained in the Appendix B. Finally a large number of samples
according to the pdf in Eq. (18) may be generated and the probabil-
ity density function constructed using Kernel density estimation
[22].

3.4. Monte-Carlo simulation

In MCS a large number of samples of the uncertain parameters 0
selected from an assumed probability distribution is used to eval-
uate the aeroeleastic responses. The mean values and standard
deviations of the outputs may be evaluated directly from the scat-
ter of the responses. Kernel density estimation [22] applied to the
discrete responses then results in a continuous probability density
function by constructing a weighted sum of Gaussian pdfs centred
on each sample.

Whichever propagation method (interval, fuzzy or probabilistic)
is used, an issue of very practical significance is the initial estima-

tion of the parameter uncertainty to be propagated. In this paper
we address only the uncertainty associated with the structural
model. One approach to this problem is to apply stochastic model
updating, as described for example by the present authors [23].
Sensitivity analysis [24] must be carried out as an initial step in
model updating to define those parameters that have a significant
influence on the measured output. Then subset selection [25] al-
lows one to choose columns of the sensitivity matrix most repre-
sented in the vector of outputs. This tends to regularise the
updating equations and reduces the number of updating parame-
ters to an over-determined system. While this procedure does
not guarantee that the uncertainty is correctly located it will lead
to an updated model that more accurately represents the dynami-
cal behaviour of the system. By using stochastic model updating it
would, in principle, be necessary to carry out ground vibration
tests on a sufficient sample of nominally identical aircraft. Then
the variability of the structural parameters might be inferred from
measured variability in dynamic responses (e.g. variability in mea-
sured natural frequencies). A database of information obtained
from such an exercise might be deemed applicable to a range of
aircraft and not just the particular type of aircraft tested, depend-
ing upon design similarities and engineering judgement etc. The
application of informed engineering judgement is particularly
important in model updating.

4. Numerical examples
4.1. The Goland wing without structural damping

The finite element model of the heavy version of the Goland
wing is shown in Fig. 3. Full details of the wing geometry and
the finite element model are provided in Refs. [4] and [26]. The
NASTRAN model is available from the authors upon request. The
wing is composed of upper and lower skins, three spars, eleven
ribs, three spar caps, eleven rib caps and 33 posts (1D elements)
with nominal, but uncertain, thicknesses and areas as defined in
Table 1.

Sensitivity analysis was carried out in order to find the random
parameters having most affect on the damping of the aeroelastic
modes. The sensitivities of damping with respect to the normalised
structural parameters were evaluated at four velocities close to the

b

Fig. 16. Aeroelastic modes at velocity 350 m/s, (a) mode 1, 4.106 Hz, (b) mode 2, 4.136 Hz.
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flutter speed at different Mach numbers. Solving the deterministic
flutter equation at the mean values of the random parameters
showed that flutter occurred in the first mode for the complete
range of Mach numbers chosen. The sensitivities, scaled to avoid
ordering effects, were found to be greater for the lower Mach num-
bers than the higher ones. Fig. 4 shows the values of the sensitivi-
ties for the Mach number of 0.7, where it is seen that among the 63
random parameters, just seven are capable of significantly chang-
ing the damping and the flutter speed. The damping ratios were
found to be most sensitive to the same seven parameters at differ-
ent Mach numbers.

For interval analysis, the selected random parameters were con-
sidered to be in intervals defined by +5% of the mean values given
in Table 1. The damping and circular frequency of modes 1 and 2
are shown in Fig. 5a and b. MCS was used to verify the results ob-
tained by interval analysis using samples generated from uniform
distributions. Fig. 5 shows that a good agreement between results
obtained from interval analysis and MCS is achieved. It is also seen
in Fig. 5 that the results achieved by RSM optimisation match with
those obtained from global optimisation using the method of fea-
sible direction (FD). Also from Fig. 5a it is observed that the flutter
speed is defined within the interval from 410 ft/s (125 m/s) to
440 ft/s (134 m/s) at Mach 0.7. Modes 3 and 4 remained stable at
all the velocities considered. The flutter-speed bounds versus Mach
number are shown in Fig. 6 where it is seen that the interval-anal-
ysis and MCS results are in good agreement.

From Fig. 5a and b it can be also seen that whereas the variabil-
ity of the circular frequency remains unchanged throughout the
velocity range, the damping becomes sensitive as the flutter speed
is approached and at higher velocities the damping variability be-
comes similar in extent to the frequency variability. This result
demonstrates how the damping becomes dependent upon the
mass and stiffness structural parameters at the flutter speed and
beyond. At low speeds the damping ratios are mostly unaffected
by M and K variability so that in this range the behaviour is similar
to normal-mode structural behaviour. This can be easily shown by
calculating the MAC matrix [27] between normal-mode and aero-
elastic mode as follows,

)i {oa)l
({ba)j {0a}) (b} {933)
where {¢s}; is the ith structural normal mode and {¢.}; is the jth

aeroelastic mode. {e}" represents the complex conjugate. At low
velocities, e.g. 300 ft/s (91.44 m/s), the MAC matrix is,

MAC({s}i,{¢a};) = (19)

0.995 0.004
MAC = {0.062 0.931 } (20)
and at high velocity, e.g. 420 ft/s (128 m/s), the MAC is found to be,
0.897 0.013
MAC = {0.530 0.223} 1)

Fig. 7a and b shows the sensitivity of damping ratio and circular fre-
quency of the first two eigenvalues (crossing modes) with respect to
thickness of leading edge spar, the most effective parameter from
Fig. 4, at different velocities and Mach number 0.7. As it can be seen
from Fig. 7a the damping ratios of both modes are insensitive to the
uncertain parameter at low velocities and they reach their maxi-
mum value at flutter speed regardless of sign. The sensitivity values
decrease when the flutter speed is exceeded. Fig. 7b shows that the
sensitivities of circular frequencies of both modes reach a maxi-
mum at flutter speed. Sensitivity curves of similar symmetric form
to Fig. 7a and b were found for the sensitivities of both modes to the
other randomised parameters.

Fig. 8 shows the norm of the flutter-speed sensitivity with re-
spect to uncertain parameters versus Mach number. The variability

in structural parameters has more influence on flutter-speed vari-
ation at lower Mach numbers.

Gaussian distributions were chosen for the probability pertur-
bation analysis using seven randomised parameters with mean
values as in Table 1 and coefficients of variation COV = 0.05 (as
in Ref. [4]). Other parameters were taken to be deterministic with
values as in Table 1. Propagation methods were applied to the Go-
land wing to estimate the output pdfs. In MCS, 1000 samples were
taken from the parameter pdfs. For propagation by the fuzzy meth-
od, the Gaussian probability density functions of system parame-
ters were approximated by triangular membership functions as
explained in [28]. The maximum variation of the parameters (i.e.
at level o) was given by § = v27g where ¢ is a standard deviation
of the Gaussian probability density function [28]. First eigenvalue
damping distributions by first- and second-order probabilistic per-
turbation using normal distribution (Eq. (16)) and Pearson’s theory
(Eq. (18)), and MCS are shown together in Fig. 9a at velocity 400 ft/
s (121.9 m/s) and Mach number 0.7. Although the first-order per-
turbation and second-order perturbation using normal distribution
accurately captures most of the pdf generated by MCS, it is clear
that there are differences at the tails that might be important from
a practical engineering point of view. The tails are better repre-
sented by the second-order perturbation using Pearson’s theory,

a Mach=0.8
0.3 T T T T T r

0.2+
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-0.1¢
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02/ \
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05/ N

06— , : J : o
200 250 300 350 400 450
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200 250 300 350
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Fig. 17. The damping and frequencies of first five symmetric modes.
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which is close to the MCS result at the tails. Fig. 9b shows the fuzzy
membership function for the damping (first eigenvalue) at velocity
400 ft/s (121.9 m/s) using FD optimisation and RS optimisation.
There is a good agreement between results obtained by the two
optimisation methods. Significantly, it is seen from Fig. 9a and b
that the fuzzy membership function captures the nonlinearity in
the tails of the MCS distributions. In fact the range of variability
of aeroelastic-damping variability obtained from the fuzzy method
exceeds that determined from MCS. Although, from a strictly
mathematical point of view the comparison of statistical distribu-
tions with fuzzy membership functions is not allowed, it may still
be useful from a practical engineering perspective.

The flutter speed distributions by first- and second-order prob-
abilistic perturbation using normal distribution (Eq. (16)) and Pear-
son’s theory (Eq. (18)), and MCS are shown together in Fig. 10a at
Mach 0.7. Two fuzzy membership functions of flutter speed at
Mach 0.7 obtained from optimisation method using the method
of feasible direction (FD) and RS optimisation are also shown in
Fig. 10b. Generally there is a good agreement between the pdfs ob-
tained by perturbation method and pdf generated by MCS. How-

233

from fuzzy membership functions looks greater than those ob-
tained from probabilistic distributions.

The scatter diagrams in Fig. 11a and b show the variability in
the aeroelastic damping and circular frequency at 300 ft/s
(91.44 m/s) (below the flutter speed). An ellipse at two standard
deviations is superimposed upon the scatter in Fig. 11b. The damp-
ing variability is limited to a small condensed area, whereas the
aeroelastic frequency variability appears as a random scattering
of points over a wider frequency range. Fig. 12a and b shows the
scatter of the aeroelastic damping - and aeroelastic frequency at
400 ft/s (121.92 m/s), where it is seen that the scatter diagram
for the damping has a particular structure close to a 45° line. We
observe that if a scatter point is chosen that corresponds to re-
duced damping in aeroelastic mode 1 then the damping in mode
2 is increased to a similar degree and vice-versa. We know that
the aeroelastic eigenvalues can be expressed as a complex linear
combination of the structural normal-mode eigenvalues. There-
fore, we can write the first and second complex aeroelastic eigen-
values approximately as,

ever th.e sgcond—qrder perturbation met.hod using Pearson’s 21(0) ~ oy 23”)(0) + o ).3”(0) (22)
theory is slightly in better agreement with pdf generated by - )
MCS. From Fig. 10b, it can be seen that the membership function 72(0) = B1777(0) + B2y (0) (23)

of flutter speed estimated by RS optimisation matches well with
membership function of flutter speed achieved by global optimisa-
tion using the method of feasible direction (FD).

Table 2 shows the lower and upper bounds of flutter speed ob-
tained from cumulative distribution function of flutter speed from
the range of 0.1-99.9% at different Mach numbers. The bounds of
zero levels of membership function of flutter speed and the mean
values of flutter speed are also shown in Table 2. Generally the
bounds achieved by perturbation method are in good agreement
with bounds generated by MCS. However, as it can be seen in this
table the bounds obtained from second-order perturbation using
Pearson’s theory are in better agreement with the bounds achieved
by MCS at Mach numbers 0.7, 0.8, 0.85 and 0.9. It may be noted,
from an engineering point of view, that the bounds of flutter speed

where o, o3, B1, B2 are complex functions of velocity and the super-
script (n) distinguishes a real structural normal-mode eigenvalue
from an aeroelastic eigenvalue. At low velocities oy, 1 — 0, o,
B2 — 1 (according to MAC matrix given in Eq. (20)) so that the aero-
elastic damping values are close to the normal-mode eigenvalues.
At higher speeds the complex constants are given more generally
by 0 < o], |oal, 181l 1821 <1 (according to MAC matrix given in
Eq. (21)) so that the damping values include structural mass- and
stiffness-variability present in the normal mode eigenvalues. It ap-
pears that at the flutter boundary the uncertainty in the damping
has a particular structure that renders the unstable mode less
damped while the stable mode is rendered more damped, and vice
versa.
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Fig. 18. Sensitivity of the damping (first eigenvalue) to small changes in the scaled parameters (Mach 0.8).
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4.2. Goland wing with structural damping

In this section we consider the effect of structural damping on
the flutter stability boundaries by adding twelve dashpot elements,
uniformly located along the length of the Goland wing from tip to
root. Complex eigenvalue analysis was carried out, resulting
in modal damping parameters for the first four modes
as: 3.403772 x 1072, 1.345800 x 1072, 4.506277 x 10~ and
4.539254 x 1072, being representative of structural damping in
an aircraft wing. The damping and frequency of the aeroelastic
eigenvalues for the damped and undamped system are shown at
different velocities in Fig. 13a and b, respectively. It can be seen
in Fig. 13a that a small but significant increase in the flutter speed
is observed when structural damping is included. From Fig. 13b it
is seen that the frequencies of the aeroelastic modes are not af-
fected by structural damping at lower velocities but they changed
as flutter occurs. Gaussian distributions were chosen for the twelve
damping parameters with mean values of 200 Ib-s/ft (2919 N-s/m)
and coefficients of variation COV = 0.05.

Probabilistic perturbation and MCS was found to result in very
narrow bands of variation for the damping, frequency and flutter
speed.

The results obtained by different methods from numerous test
cases, with and without structural damping, show that reliable
flutter boundary estimates may be obtained by a combination of
interval analysis and RSM. Therefore it was decided to use interval
analysis for the test case described in the following section.

4.3. Generic fighter FE model

The finite element model of a generic fighter wing, based on the
model described by Cattarius [29], consists of a fuselage, wings, py-
lon and stores, all modelled using MSC-NASTRAN QUADA4 ele-
ments. The fuselage, pylon and stores were considered to be
effectively rigid, having very large values for the elastic modulus
assigned to them. The mass properties of the pylon and stores were
represented by lumped masses, the masses of the pylon and stores
being 161 kg and 1027.5kg respectively and the principal
moments of inertias of the stores, Iy=27.5kgm? Ly=1I,=
1000 kg-m?. The wing-pylon connection was assumed to be rigid
and each store was connected to a pylon by six springs (three
translational and three rotational). The wings were divided into
three regions, root, pylon and tip as shown in Fig. 14. The Young’s
modulus and density of each region of the wing was adjusted in or-
der to match the normal mode frequencies with data from a
ground vibration test (GVT). Table 3 shows updated wing-model
properties. Table 4 shows the first five symmetric natural frequen-
cies from the updated finite element model and the GVT, the latter
for the production pylon (PP) [30,31]. Figs. 15 and 16 show the first
and second structural normal-mode shapes and aeroelastic mode
shapes of the full model. It can be seen from Fig. 16 that both first
and second aeroelastic mode shapes at the flutter speed are a com-
bination of the bending mode and store pitch.

An aerodynamic model of the wing was established by dividing
the left and right wing into panels with 21 span wise and 11 chord
wise grid points and dividing the fuselage with 11 span wise and
11 chord wise grid points. Fig. 17 shows the damping and fre-
quency of the first five symmetric modes. It can be seen that modes
1 (bending) and 2 (torsion + pitch) cross each other at a velocity of
350 m/s.

The sensitivities of the eigenvalues to small changes in the six
spring coefficients at the stores attachments, the elastic moduli
and mass densities of the three regions of the wing and the mass
properties of the stores (total mass and three principal moments
of inertia) were determined. Fig. 18 shows the sensitivities of the
first eigenvalue to these parameters, only eight of which have a sig-
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Fig. 19. Bounds on damping for the first eigenvalue determined by interval
analysis.

nificant effect on the flutter speed. The pitching spring is the most
important parameter. The mass and pitch moment of inertia (z-
direction) of the stores were also found to be significant but were
not randomised. The reason why the mass and pitch moment of
inertia were not included is that they were well defined and there-
fore should not be randomised. Therefore six uncertain parameters
were considered in following intervals:

Rotational spring coefficient: [0.7-1.3] x 2000 kN m/rad.
Young modulus of the root: [0.9-1.1] x 1.573 x 10"" N/m?.
Young modulus of the pylon: [0.9-1.1] x 9.67 x 10 N/m?.
Mass density of the root: [0.9-1.1] x 5680 kg/m>.

Mass density of the pylon: [0.6-1.1] x 3780 kg/m>.

Mass density of the tip: [0.9-1.1] x 3780 kg/m3.

Fig. 19 shows the interval analysis results for the damping of
the first eigenvalue close to the flutter speed. The minimum-bound
flutter speed was found to be 322 m/s, considerably lower than the
deterministic flutter speed of 343 m/s. The rotational spring coef-
ficient was found to be 1400 kN m/rad, the Young modulus of
the root was 1.416 x 10" Pa, the Young’s modulus of the pylon
was 8.703 x 10'°Pa, and the mass densities of the root, pylon
and tip were 6248 kg/m>, 2268 kg/m> and 3402 kg/m>, respec-
tively at the minimum flutter speed. Increasing the wing mass at
the tip and Pylon and decreasing the mass at root leads to a higher
flutter speed, as does a stiffer connection between the store and
pylon.

5. Conclusion

Different forward propagation methods, interval, fuzzy and per-
turbation, were applied to linear aeroelastic analysis for a variety
of wing models. Sensitivity analysis was used to select parameters
for randomisation that had a significant effect on flutter speed.
These random parameters were then propagated through the aero-
elastic analysis to obtain estimates of intervals, fuzzy membership
functions or pdfs for damping and flutter speed. The response sur-
face method (RSM) is used to approximate the aeroelastic response
of the system within the region of variation of uncertain structural
parameter. Monte-Carlo simulation (MCS) was used for verifica-
tion purposes. A combination of response surface method and
interval analysis was found not only to be computationally
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efficient but also to provide a sufficiently good approximation to
flutter bounds determined by MCS. Nonlinear behaviour was ob-
served in tails of the damping pdfs of the flutter mode. Second-or-
der probabilistic perturbation analysis was found to represent the
behaviour at the tails with acceptable accuracy. Fuzzy analysis also
correctly predicts nonlinear behaviour at the tails. Flutter analysis
of the Goland wing showed the instability to be critically depen-
dent upon certain structural mass and stiffness terms. At velocities
less than the flutter speed, the intervals of uncertainty on damping
were found to be small, but increased at around the flutter speed
and beyond to become similar in extent to the bounds on the fre-
quencies across the entire range of frequencies. It was also ob-
served that the variability in structural parameters has more
influence on flutter-speed variation at lower Mach numbers. The
inclusion of structural damping was found to result in a small
but significant increase in the deterministic flutter speed. Struc-
tural damping variability had virtually no effect upon the flutter
intervals. At velocities close to the flutter speed a particular struc-
ture was revealed, close to a 45° line, in the aeroelastic-damping
scatter diagrams. Then for a chosen point where the unstable mode
was rendered less damped, the stable mode became more damped
to a similar degree, and vice-versa. In the analysis of a generic
fighter plane flutter instability was found to involve the coupling
of wing bending with store pitching behaviour. Flutter bounds
were determined by the propagation of structural stiffness
parameters (including the pylon - store connection) by interval
analysis.
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Appendix A. List of symbols

M modal mass

B modal aerodynamic damping
E modal aerodynamic stiffness
C modal structural damping

K modal structural stiffness

Vv air speed

p air density

k reduced frequency

c aerodynamic aerofoil chord
wj frequency of mode i

Vi transient decay rate coefficient, or damping of mode i
. the lower bounds of e
. the upper bounds of e
. the mean value of
y aeroelastic response
0=[0; 0-...0,]" the vector of uncertain structural parameter
b=[p1 p2...Bm]" the vector of regression coefficients
g sensitivity/gradient vector
G Hessian matrix
€ the vector of residuals
my rth-order cumulant of the eigenvalues
cov(e 0) covariance matrix of structural parameters
@ the cumulative Gaussian distribution function
Vi flutter speed
o] norm of the vector
\Y gradient operator
probability density function
{oshi the ith structural normal mode
{pa}i the ith aeroelastic mode
{o} complex conjugate of complex vector {e}

Abbreviations

UB upper bound

LB lower bound

RS response surface

FD feasible direction

Pb 1st  first-order perturbation

Pb 2nd n second-order perturbation using normal distribution
Pb 2nd p second-order perturbation using Pearson’ theory

FS flutter Speed

CCD central composite design
Units

1ft=0.3048 m

1 ft? = 0.0929 m?
11b=4.448222 N

Appendix B. Pearson’s distribution

According to Pearson’s theory [20,21], the probability density
function satisfies the differential equation,

/ a+y
B1
Py = Bo 1By + bzyzp(Y) (B1)
and the central moments may be calculated as,
/ yp(y (B2)
m>:/’@ w'py)dy n=2.3,... (83)

From Eq. (B1),
(b1 +2b2 ) (y — 1) + ba(y — 1)*Ip'(¥)
=((a+ )+~ H1)pWy) (B4)
[(bo + b1t + Do) (y — )" + (by + 2by ) (v — )"
+ha(y — )" PP'Y) = (@ + )y — )"

+ )" ply) n=2,3,... (B5)
Knowing that ylll‘inm (v — 1,)"p(y) = 0 and integrating the left hand
sides of Eqs. (B4) and (B5) by parts leads to,

— (b1 +2by 1) = (a+ ) (B6)
—n(bo + by + b " = (n+ 1) (b + 2by ) "
—(n+2)bl™ = (@+ p) " + ™Y n=2,3,4,...  (B7)

The central moments, ,uE'”, in Egs. (B6) and (B7) can be replaced by
cumulants as:

[(bo + b1p; + bapt?) +

(1 (2)
Ml m :ui

i :,>+%M%2 (BS)

and the four unknown coefficients, a, by, b; and b,, in Eq. (B1) are
then determined by Egs. ((B6)-(B8)) as

1 0 1 2m"
0 1 m{ (m"y? +3m®
0 0 2m® 4m"m® +m?)

0 3m® 3(m"m® +m®) 3(m"yYm?® +6m"m? +5m,‘4)+]5(m§2))2
m"

a i
bo m®

1 b, m (BY)
b ) )32
2 m 4+ 3(m;7)
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